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Articles

Conceptual DFT as a Chemoinformatics Tool for the Study
of Ibuprofen and Paracetamol

H. El ouafy 2, M. El idrissi -, A. Moubarik 2, A. Zeroual b, K. El Harfi 2, M. Mbarki 2

aSultan Moulay Slimane University, Beni-Mellal, Morocco
bChouaib Doukkali University, El Jadida, Morocco

Abstract

In the field of chemical reactivity, quantum chemistry is an essential complement to
experimentation, and has become an important tool for studying the stereo selectivity of concerted
reactions. Quantum methods are used to solve problems relating to structure and chemical
reactivity. Ibuprofen containing derivatives represent one of the most important heterocycles in
drug molecules. Variously substituted ibuprofen derivatives bear a variety of functional groups and
display versatile biological activities. Therefore, they have gained considerable attention in the field
of medicinal chemistry. In this paper, Ibuprofen and paracetamol are optimized by computational
DFT that include B3LYB, CAM-B3LYP, HSEH1PBE, HCTH and WB97XD of theory and ionization
potential (IP), electron affinity (EA), and other MDs are determined. Further, non-linear optical
(NLO) descriptors such as dipole moment (DM) and polarizability (a) are also determined.

Keywords: ibuprofen, paracetamol, computational DFT, B3LYP, NLO, electron affinity,
ionization potential, dipole moment, polarizability.

1. Introduction

Ibuprofen is an aromatic compound that is manufactured to be used as a drug in the
pharmaceutical industry (Nethra et al., 2007). It is a nonsteroidal analgesic and anti-inflammatory
drug (NSAID) that thins the blood and treats headaches, muscle and menstrual pain, fever and
arthritis (BIAM et al., 2011; Pepin et al., 2006). It belongs to the group of 2-arylpropanoic acids,
which exists in two enantiomeric forms R and S (Kim et al., 1999). Ibuprofen is one of the most
widely consumed pharmaceuticals in the world. Although ibuprofen can be biodegraded, the
environmental risk of its presence in water remains high because of the formation of intermediates
generated during biological degradation (Ambuludi et al., 2012). Ibuprofen possesses, like
acetylsalicylic acid, an anti-inflammatory activity linked to an inhibition of prostaglandin synthesis
(Tim et al., 2004). It is very effective on the fever of the child. In the form of oral suspension, the
maximum serum concentration is reached approximately 9o minutes after oral administration.

Ibuprofen is used in the treatment of fever the body temperature exceeds 38 © C (Monassier
et al., 2005). Ibuprofen is available without a prescription in the form of oral suspension suitable
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for children and infants older than 3 months (Kathryn et al., 2012; Vidal et al., 2013). Ibuprofen
treats migraine of the child known by: shorter crises, an often bilateral character, and digestive
symptoms often in the foreground, frequent facial pallor (Joriot et al., 2005; Donnet et al., 2004).
Ibuprofen is also used in the treatment of the dysmenorrhea is mainly found in young women
during the first days of the menstrual cycle. The symptoms encountered are cramping pains in the
lower abdomen, which can lead to nausea, vomiting, diarrhea and great fatigue (Ramya et al., 2012;
Lumsden et al., 2005).

Paracetamol(I, N-acetyl-p-aminophenol, acetaminophen) is a long-established and one of the
most extensively employed “over the counter” drugs in the world. Firstly used in medicine by Von
Mering in 1893. However, it was first discovered to have both analgesic and antipyretic properties
in the late 19th century. It is noncarcinogenic and an effective substitute to aspirin for patients with
sensitivity to aspirin (Goyal et al., 2005). Unlike aspirin, however, paracetamol anti-inflammatory
activity is considered weak and is, thus, not routinely used in inflammatory conditions such as
rheumatoid arthritis. Nevertheless, it is used to reduce fever cough and cold, and reduce mild to
moderate pain, including instances of tension headache, migraine headache, muscular aches,
chronic pain, neuralgia, backache, joint pain, general pain and toothache (Tjolsen et al., 1991;
Bianchi et al., 1996; Atta et al., 2011). It is also useful in osteoarthritis therapy (Bjorkman et al.,
1994) and it is sometimes used for management of cancer pain. Recent research suggests that
paracetamol may help to protect from changes leading to hardening of arteries that cause
cardiovascular disease (Hunskaar et al., 1985) (Figure 1).

Fig. 1. Chemical structure of ibuprofen (P1) and paracetamol (P2)

Computational methods

All geometry optimizations computation was executed using the Gaussian 09 programs
(Frisch et al., 2009). The geometries of the products were fully optimized through DFT calculations
using the B3LYP functional (Becke et al., 2009; Lee et al., 1988) jointly in addition to the
6-311G(d,p)basis set (Francl et al., 1982). Initial structures were cleaned repeatedly to obtain
normalized geometry. Each of the P1 and P2 was then subjected for successive optimization using
semi-empirical (PM3), Hartree-Fock, and DFT methods in conjunction with appropriate basis sets.
Final optimization of these molecules is achieved using DFT/B3LYP/6-311G (d, p) method.
For computation of linear and NLO properties, the additional key of “optical” was included in the
study. Following equations are used for the extraction of parameters and properties of these
products. HOMO and LUMO energies are directly extracted from the LOG file of the corresponding
optimized structure. The following formula is then used to obtain other dependent QM parameters.
IP is the amount of energy required to take away one electron from a neutral molecule (M) and EA,
oppositely, is the amount of energy released when an electron is added to a Molecule.

Thus, I=EM") -E(M M+I —— 5 M-+e

Thus, A=EM)-EM) M+e — 5 M+A
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u is the ability of a molecule to participate in the chemical reaction. It can either be positive
or negative. It is one of the very important parameters for the determination of the reactivity
nature of a molecule. It is referred to as negative of electronegativity () which is estimated as:

L:_[{?E] _ SEJ :_[I+A]. _(I+A]
' SN ), 50 ). > ) EFT U2

n is a very important parameter that allows understanding of the chemical reactivity of a
molecule. It is the slope of the curve of y, in electronic energy (E) versus electron number plot.
In other words, 1) is the curvature of the p curve. The value is always positive. However, lower the
value, the higher the reactivity of the molecule. n and its reciprocal (i.e., o) are computed as:
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Global electrophilicity index (w) has been worked out using the p and n parameters w = ;l_n

2. Discussion and results

2.1. Optimized structure, electronic parameters and properties

The highest occupied molecular orbital (HOMO) and lowest unoccupied molecular orbital
(LUMO) for Ibuprofen (P1) and Paracetamol (P2) are presented in Figure 1, along with their
optimized structures. While HOMO delocalizes over bonds of P1, and P2, it is less prominent for P1
and P2. Notably, the delocalization is uniform in P1. By the use of DFT/B3LYP/6- 311G (d, p) level of
theory, the extracted energies for HOMO, LUMO, and AE for P1 and P2 are presented in (Table 1).

The HOMO and LUMO analyses are carried to explain the molecular characteristics of
molecules. The chemical hardness (n), the chemical potential (p), the softness, and the
electrophilicity index of all the three compounds are evaluated with the magnitudes of frontier
molecular orbitals to elucidate their molecular characteristics as follows:

Table 1. HOMO, LUMO, and band gap energies for P1 and P2 (HOMO and LUMO are directly
extracted from the LOG file of the Gaussian optimized structure. The band gap is computed by
ELUMO - EHOMO)

Molecule HOMO (eV) LUMO (eV) Band gap (eV)
Ibuprofen (P1) -6.6474 -0.7134 5.9339
Paracetamol (P2) -5.8494 -0.4952 5.3541

We have computed adiabatic IP and adiabatic EA for P1 and P2 and presented in (Table 2).
Value deviates from the mean value are highlighted by underline. IP: Ionization potential, EA:
Electron affinity, u: Chemical potential, x: Electronegativity, n: Chemical hardness, o: Chemical
softness (1/1), w: Electrophilicity index.

Table 4. Computation of electron affinity, ionization energy, chemical potential, electronegativity,
chemical hardness, chemical softness, and electrophilicity index for P1 and P2 products

All Molecule units are in (eV)
Molecule IP EA M X n > Q
P1 -6.6474 -0.7134 3.6804 -3.6804 -2.9567 0.2717 2.2906
P2 -5.8494 -0.4952 3.1723 -3.1723 -2.6771 0.3152 1.8795

*Mean of IP and EA is 7.5 eV and 0.4 eV, respectively (Schipper et al., 2000).
5
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We note from Table 4, the following points are inferred:

*The ionization potential of the mesogenic compound (P1) has lower potential energy when
compared with the complex formed with that of (P2), indicating the equilibrium nature of the
mesogen formed.

*Electron affinity and electronegativity of the complex formed have a remarkable increase
when compared with the individual compounds revealing the ability of donating and accepting the
electron of complex and the mesogenic nature respectively.

*Electrophilicity index revealing the capacity of the electrophile to accept the maximal
number of electrons in a neighboring reservoir of electrons is proved in the complex so formed
between P1 and P2.

The highest occupied molecular orbital (HOMO) and lowest unoccupied molecular orbital
(LUMO) for P1 and P2 are presented in (Figure 2), along with their optimized structures, While
HOMO delocalizes over bonds of P1 and P2, it is less prominent of P1 and P2. Notably,
the delocalization is uniform in P1. In turn, the LUMO is mostly located for P1 and P2. By the use of
DFT/B3LYP/6- 311G (d,p) level of theory.

Molecules HOMO Energy LUMO Energy
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Fig. 2. Energy optimized structures (left column) along with highest occupied molecular orbitals
(middle panel) and lowest unoccupied molecular orbitals (right panel) or frontier molecular
orbitals of P1 and P2

The Table 2 shows that IP of P2 is higher than IP of P1. Here, P2 is seen to be anomalously
high and P1 almost similaras the mean value. High IP implies low tendency for the formation of the

6
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cation. On the other hand, higher the EA, greater is the tendency for the formation of an anion.
Although, the mean value of EA for normal 0.4 eV, the posses shigh P2 and low (for P1) values of EA,
W, X, N, 0, and electrophilicity index (w) properties are also presented in (Table 4). All these properties
are dependable on IP and EA. It is seen that o value follows the similar order as EA, P2 > P1.

2.2, Nonlinear optical (NLO) of P1 and P2

Intermolecular interactions the P1 and P2 are largely understood by DM, a, and first-order
and second-order hyperpolarizability energy terms (GJ. Hurst et al., 2000), which are reliably
computed by B3LYP/6-311G (d,p) level of the theory (Ansary et al., 2017). How are these
parameters affected for P1 and P2. To check this above basis set is used and dipole moments (DM),
a, and first- and second-rank hyperpolarizability are determined (u.a). Isotropic DM is presented
in (Table 3).

Table 3. Cartesian components and net electric dipole moments (DM in Debye) for P1 and P2

Names DMx DMy DMz DMrotal
P1 0.9820 -0.8826 1.1431 1.7074
P2 -0.6249 2.2750 0.0005 2.3601

It is seen that the X and Y components are zero in all the cases with the Z component
constituting the total DM. Higher and lower DMrorar. than the reported mean value are highlighted
by the (Table 4). Here, P1 and P2 show higher and lower DMTOTAL, respectively.

Molecular complexity is the criterion that can be related with Aa (Chen et al., 2017; Aihara et
al., 1999; Obot et al., 2009; Ghanadzadeh et al., 2000; Zhan et al., 2003; Xue et al., 2004; Harris et
al., 1999; Lim et al., 1999; Hansch et al., 2003; Desharnais et al., 2003). More the complexity of
structure more is the anisotropy of polarizability (Aa).

While dipole moment (DM) is the measure of a of a molecule in its ground state, a is the
intrinsic capacity of a molecule of having a dipole when it is assaulted with an external electric
field. If a molecule is present in a weak, static electric field (of strength, F), then the total energy (E)
of the molecule can be express as a Taylors series.

1
F,F,F,~—0,; F,F,F,F;—..

agy afys

1 1
Er=E,—u,F, —;-:;r'{,,ﬁ}"ﬁjfB —;af
E, denotes the energy of the molecule in the absence of an external electrical field. Energy
(Eo), dipole moment (na), polarizability (aaf), and first- and second-order hyperpolarizability
(BaPy and yapys, respectively) denote the molecular properties. First polarizability and second
hyperpolarizabilities are expressed as tensor quantities, whereas subscripts single, double, etc.,
denote the first-rank and second-rank tensor, etc., in Cartesian coordinate (Zhang et al., 2007).
If the external field lies on any one of the three orthogonal Cartesian axes, then the
components of the induced moments will be parallel to the field. In that case, off-diagonal terms of
the tensor, aap vanish. Under these conditions, the expected value of aand DM obtained as:

I (2xr + @y +05)
DM = \/( My + Ly + 1 ) Or {@erime) = 3
In case of the anisotropic orientation of the external field, the anisotropy of the polarizability
(<Aa>) can be computed as:

b | bt

>

2 2 2 2 2 2
<Aa\_|:(a.u'—an') +(ay — 0z ) t(ay—az) +6(ay +axytay)
Y=

Similarly, the first-order (Bafy) and second-order (yaPyS) hyperpolarizability is calculated
from components of respective tensors that are obtained from the Gaussian 09 output file.
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1
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All these optical terms have been calculated using appropriate basis set that contains
polarized and diffused functions for high accuracy, in that DFT/B3LYP/6-311G(d,p) was preferred.

The electric dipole moment (D), polarizability (a), and hyperpolarizability (3 total) values of
P1 and P2 products are given in Table 4.

Table 4. Electric dipole moment (D), polarizability (a), and hyperpolarizability

(Brotar) values of compound P1

Parameter Product P1 Product P2

ux 0.9820 -0.6249
Dipole moment (D) 1\Y -0.8026 2.2759
uz 1.1431 0.0005

Axx -89.6440 -60.8544

Axy 3.8062 -16.8812

Ayy -92.9482 -59.8594

Polarizability a Axz -3.8210 -0.0015
Ayz 2.0932 -0.0006

Azz -91.2702 -68.1532

a x 10-24(esu) 45.2973 -34.2917

Bxxx -42.2585 -30.3707

Bxxy -33.3970 -10.3155

Bxyy -16.3048 26.7684

Hyperpolarizability Byyy 61547 8.0302
Pxxz 9.5343 0.0039

Bxyz -21.6974 -0.0006

a, its components, and anisotropic terms are shown in (Table 4). The a of P1 is seen to be
much lower than a in compound P2 case. In these aspects, P2 is seen to be less affected (Table 6).

8
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Similar is the case for the anisotropy of polarizability (Aa) and diagonal components of
polarizability (axx, ayy, and azz), where compound P1 have much lower value than compound P2.
Is there any relation of a with chemical reactivity. Wher compound P2 is most polarizable and
which one is most active chemically.

2.3. Molecular electrostatic potential

For the understanding of the molecular interactions in a given molecule, the molecular
electrostatic potential (MEP) is a crucial tool. Furthermore, the relative reactivity sites for
electrophilic and nucleophilic attack, hydrogen bonding interactions, studies of zeolite, molecular
cluster and crystal behaviour, investigation of biological recognition and the correlation and
prediction of a wide range of macroscopic properties can be interpreted bconsidering the molecular
electrostatic potential (Stamboliyska et al., 2008; Scrocco et al., 1979; Lopez et al., 2000).

2] G1:M1:V1 - Multiple Surfaces (Ne répond pas) —

33 atoms, 112 electrons, neutral, singlet Inquire ' Select Atom 1

Fig. 3. MEP surface of the compound P1 obtained at the B3LYP/6-311G(d,p) level

1) G1:M1:V1 - Multiple Surfaces (Ne répond pas) —

20 atoms, 80 electrons, neutral, singlet Inquire Select Atom 1

Fig. 4. MEP surface of the compound P2 obtained at the B3LYP/6-311G(d,p) level
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The 3D plot of the MEP for the P1 and P2 are exhibited in (Figure 4) obtained at the
B3LYP/6-311G(d,p) level. As seen in Fig. 5, the electrostatic potentials at the surface of the
mentioned molecule are shown by different colours. The red colour parts indicate the regions of
negative electrostatic potential, the blue sites represent the regions of positive electrostatic
potential and the parts with green colour represent the regions of zero potential. Furthermore, the
negative regions (red colour) of MEP are related to electrophilic reactivity and the positive ones
(blue colour) are related to nucleophilic reactivity. The order for the potential increment can be
considered as red < orange < yellow < green < blue. The MEP map shows the negative potential
sites are on R-COOH function as well as the positive potential sites around the hydrogen atoms.

2.4. NBO analysis

The analysis of the results obtained in the study aimed at verifying that the DFT procedure
was fulfilled. On doing it previously, several descriptors associated with the results that HOMO and
LUMO calculations obtained are related with results obtained using the vertical I and A following
the ASCF procedure. A link exists between the three main descriptors and the simplest conformity
to the Koopmans’ theorem by linking eH with -1, g with -A, and their behavior in describing the
HOMO-LUMO gap as JI = |g + Egs(N — 1) — Egs(N)|, JA = |g, + Egs(N) — Egs(N + 1)| and JHL=

IT.? + Ja°. Notably, the JA descriptor consists of an approximation that remains valid only when

the HOMO that a radical anion has (the SOMO) shares similarity with the LUMO that the neutral
system has. Consequently, we decided to design another descriptor ASL (the difference between the
SOMO and LUMO energies), to guide in verifying how the approximation is accurate (Weigend et
al., 2005; Pereira et al., 2017). The results of this analysis are presented in (Tables 5 and 6).

Table 5. Electronic energies of the neutral, positive and negative molecular systems (in au), the
HOMO, LUMO, and SOMO orbital energies (in eV), JI, JA, JHL, and ASL descriptors (also in eV)
calculated with DFT/B3LYB, CAM-B3LYP, HSEH1PBE, HCTH407 and WB97XD for compound P1

Eo E+ E- HOMO | LUMO | SOMO Ji Ja JuL ASL

B3LYP . ) ) -6.661 ) - 8.4627 | 2.0408 | 8.680 1361
3 656.6809 | 655.4589 | 656.9874 31 0.6993 | 4.8572 4627 4 4| 413

CAM- -656.3212 | .~ ) -8.0627 | 0.7020 | 9.7144 | 0.3809 | 9.7144 | 6.2314

B3LYP 655.4567 | 656.8756 5.3796

HSEH1PBE - ) ) -6. y ) .56 1.1156 | 7.646 7551
655.9498 | 654.0658 | 655.9887 4735 0.8435 | 4.6041 7-5647 5 7:06464 13755

HCTH407 | -656.61 . . -5.9402 | -1. ) 11.31 1.90 11. 2.3946
407 5 33 655.4521 | 656.7663 5.94 5537 3.9619 3199 9047 4559 394

WB97XD 656.4673 | 655.2546 | 656.6825 8.6042 | 1.3197 5.4830 9.3879 | 0.2711 | 9.3879 | 6.8028

Table 6. Electronic energies of the neutral, positive and negative molecular systems (in au), the
HOMO, LUMO, and SOMO orbital energies (in eV), JI, JA, JHL, and ASL descriptors (also in V)
calculated with the eight DFT density functionals and the 6-311G(d,p) basis set using water for
compound P2

Eo E+ E- HOMO LUMO SOMO Ji Ja JHL ASL
B3LYP -515.4682 | -514.7852 | -515.6804 | -5.8493 | -0.4952 | -4.9204 | 115757 | 4.5143 | 12.4248 | 4.4342
CAM- 68 6 8 6.346
B3LYP -515.2107 | -514.5684 | -515.6231 | -7.2172 | 0.8710 | -5.4752 | 12.5553 | 1.6735 | 12.6663 | 6.3462

HSEH1PBE | -514.9127 | -513.7852 | -514.9888 | -5.6550 | -0.6293 | -4.3964 | 10.7158 | 1.4721 | 10.8164 | 5-0257

HCTH -515.3869 | -514.2775 | -515.6523 | -5.1252 | -1.2773 | -2.5706 | 73334 | 2.4898 | 7.7445 1.2773

WB97XD -515.2880 | -514.3354 | -515.7412 | -7.7555 | 14805 | -4.7945 | 12.2179 | 1.0285 | 12.2611 | 6.2750
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The overall conclusion that can be extracted from the inspection of the results presented in
Tables 5 and 6 is that in agreement with our previous studies on ibuprofen and paracetamol, the
model chemistries involving the CAM-B3LYP and WB97XD density functionals are the best for
verifying our proposed criteria of good behavior, that is, the values of JI, JA, JHL, and ASL are
close to zero.

3. Conclusion

In this paper, we have presented a new study performed on the chemical reactivity of
ibuprofen and paracetamol on conceptual DFT as a tool to explain molecular interactions.

HOMO and LUMO energy gaps justify the eventual charge transfer interactions taking place
within the molecule.

The LUMO and HOMO energy provides information regarding ionization potential, chemical
potential and other chemical descriptors and the results obtained shows that compound 1 is the
most reactive.

The Conceptual DFT descriptors are useful in characterizing and describing the preferred
reactive sites and in comprehensively explaining the reactivity of the molecules.
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On Systems of Support of Decision-Making on Forecasting Diseases
on the Basis of Intellectual Technologies
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Abstract

Numerous studies have proved that it is possible to significantly improve the quality of
disease prediction using modern mathematical methods and information technologies to solve
these problems. Recently, the use of modern information and intelligent technologies has become a
critical factor in the development of most branches of knowledge and areas of practical activity,
therefore, the development and implementation of automated systems in medicine is one of the
urgent scientific and technical problems.

In this regard, there is a need to develop and implement modern intellectual and information
technologies in the tasks of disease prediction using a mathematical apparatus and computational
algorithms that can improve the quality of disease prediction.

Keywords: systems of decision support (DSS), intelligent systems, soft computing,
prediction of diseases, algorithm, information technology, mathematical modeling.

1. BBengenue

Bricokast cTereHb BOBHUKHOBEHHSI B HEKOTOPBIX CJIyYasiX YTPOKAIOIINX JKU3HU OCI0KHEHUH
oIpefiesisieT COIMAJIBHYI0 3HAUYMMOCTh MHOTUX 0osie3Hedl. MenuIIMHCKOE W 5KOHOMHYECKOe
3HaUeHHUs MPoOJIEMbl MHOTHUX OOJie3HEH, B OCHOBHOM, 3aKJIIOYAETCS B JUIMTEJIBHBIX CPOKaX
peabwiuTanuu 00JIBHBIX U 1OoTepu TpyAocnocobHoctu (Enudanos, Enudanos, 2015). B nepssie
necatuietus XXI Beka HaO0aeTcs yXy/AlIEHNE SIIHIEMHUOJIOTUYECKOTO (DOHA HA TEPPUTOPHUIX
OOJIBIIMHCTBA PA3BUTHIX SKOHOMUK Cpelu abCoIOTHO Bcex ciioeB obmiectBa. CrocobCTBYIOT
JJAHHOMY COCTOSIHUIO COBPEMEHHbBIE JKU3HEHHbBIE IIPOIECCHI: OrpPAaHUYEHUE JBUTATETHHOU
AKTUBHOCTU, NHUTaHUWE U IHUThe, DKOJIOTHUS, YTO JIaeT HaM BO3MO’KHOCTb Ha3BaTh BCE OTH
3aboseBaHusA — OO0Je3HBIO IUBWIM3ANMU. HecMOTpss Ha Bce BaKHOCTH IPOOJIEMBI, 3aJjauu
IIPOTHO3WPOBAHUSA U pAaHHEH TUarHOCTUKN MHOTOUHC/IEHHBIX 00JIe3HEN OCTAIOTCs HEPEIIeHHbIMH.

3a mocJsielHUE JECATWIETHS JTOCTUTHYTHI OIIPe/ieJIeHHbIE YCIIEXHW IMPU PeIIeHUH MpobsiemM
JIMaTHOCTUKU U MIPOTHO3UPOBAHMUS MHOTOUYHCIEHHBIX O0JIe3HEN.

[ToBBINIEHHE YPOBHSA YCAYT MO OKA3aHUI0 MEIUIIMHCKON IMOMOINM JIFOASM, HUMEIOIINM
CKJIOHHOCTB, a TaK)Ke CTPAJIal0IIUM CePhe3HBIMH OOJIE3HSIMH, ¢ IIPUMEHEHHEM pa3pabOTaHHBIX
MAaTeMAaTHYEeCKUX MOJIEJIEH M METOZOB IPOTHO3UPOBAHUS B YCJIOBUSAX HEIMOJHOTO U HEUETKOTO
MIpe/ICTaBJIEHUS JAHHBIX C IIepeceKaroIIecs CTPYKTYPO IPOTHO3UPYEMBIX KJIACCOB COCTOSTHUH.

* Corresponding author
E-mail addresses: oppm@mail.ru (A.R. Simonyan)
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PelreHu1o BhIIIIEyKa3aHHBIX MPOOJIEM CIIOCOOCTBYIOT CJIEIYIOIIHE TIOCTAHOBKH 33/1a4:

- MPUHHUMAas BO BHUMAaHUe 3TUOJIOTUH U ITaTOTeHe3a BOSHUKHOBEHUS U TeUeHUsI O0JIe3HeN
HAUTH TOAXOAIINNA MaTeMaTUUEeCKUH almapaT UCC/Ie/IOBAHMS;

- OIpEeJEeTUTh MHOXKECTBO MH(POPMATHUBHBIX ITPU3HAKOB M pa3paboTaTh MaTeMaTUUYeCKYIO
MOJIeJTb ITPOTHO3UPOBAHHUSA MTOSBJIEHUS OIIPe/IeJIEHHBIX O0JIe3HEH;

- OIpeZeUTh MHOXKECTBO MH(pOPMATUBHBIX IIPU3HAKOB U pa3paboTaTh MaTeMaTUUYeCKYIO
MO/IeJTh ITPOTHO3UPOBAHUS PEIU/INBA OIIPE/IeIEHHOUN O0JIe3HU;

- paspaboraTh MHOPMAIMOHHO-AaHAJIUTUUECKYI0 MOJEJIb HA OCHOBE CUCTEM IIPUHATUA
peleHu /I 33/1a4 MPOTHO3UPOBAHUSA U MPOGIIAKTUKY O0JIe3HE;

- pa3paboTaTh MOIIATOBBIA AJITOPUTM OINTHMAJIBHOTO YIPABJIEHUSA MPOLeCCAMU MPUHATUS
peIIIeHUH 110 HaWTydIlieMy BeZIeHUI0 O0JIbHBIX;

- paspaboTaTh CTPYKTYPY CHUCTEMBI ITO/IJIEPKKU MTPUHATHS PEIIEHUH JIeuallero Bpaya;

- TMPOBEPUTH MNPOAYKTUBHOCTb IIPEIJIOKEHHBIX MOJIeJIEH U CPEACTB B KJIMHHUYECKUX
YCJIOBHSIX.

Jlnsa pereHuss HOCTaBJIEHHBIX B paboTe 3a/lad HEOOXOIMMO HCIIOJIb30BaTh COBPEMEHHBIE
JIOCTIDKEHUS B 00JIaCTH MAaTEMaTUUECKOTO M KOMITBIOTEPHOTO MOJIEJTMPOBAHUH, MaTEMaTUUYECKOH
CTAaTUCTHUKH, CHCTEMHOTO aHaJu3a, HEUYETKON JIOTWKH, NPUHATUS peIIeHUsl, SKCIIEPTHOTO
OIIEeHUBAHHUA U T.]I.

2, Pe3yabTarsl

Ha coBpeMeHHOM 3Talle HaCUMUTHIBAIOTCS HECKOJIPKO JIECSATKOB MAaTEMAaTHYECKUX METO/IOB,
KOTOpBIE YCIIEITHO MPHUMEHSIOTCS B KJIMHUYECKHX HcciaemoBaHusx (bammp Abac u p., 2014;
[ITammoBasoB, 2013). Ocoboe MecToO B MEIUIIMHCKUX HCCJIEIOBAHUAX 3aHUMAET TeOPHs
pacno3HaBaHus oOpaszoB (Bamuuk, YepBoHeHKHC, 1974; BacuiabeB, 1973), MeTOAbl KOTOPOU
SIBJIAIOTCS OCHOBOM 3aJ1a4 JUarHOCTHKH.

CroenuasibHO I TIPUMEHEHUsI B KJIWHHUYECKHX HCCIEJOBAHHAX, YUUTHIBAS Pe3YJIbTaThl
paboter E. Iloptinuda (Shortliffe, 1976), ects ocHOBaHue 111 pa3pabOTKH TaK HA3bIBAEMOU
«TEOpUM YBEPEHHOCTEl», OCHOBHBIM €€ HallpaBJIeHHEM, CKOpee BCEro, CTaHET IIOCTPOEHHE
KJIMHUYECKOT'O aJITOPUTMA IPUHATHS PEIIeHUH, 10 KOTOPOMY IOC/IeZIOBATEILHO BXOASAIIASA B CHCTEMY
KJIMHUYECKUX UCCIIEZIOBAHII MH(GOPMAIIHS IIPUBOIUT K YTOYHEHHUIO U3yIaeMbIX TUIIOTe3 H;.

OpHoil n3 BaxkHEeUUX ¢opmyJi, B uccaenoBanusax E. [lloptiuda, crama ¢dopmysia, KoTopas
JlaeT BO3MOYKHOCTh CYHTATh IIOKa3aTesb onpeaeaeHHocTd (the measure of certainty) B rumorese H;,
T.e. MC(H,/X). ®opMmyJia BBITJIAINAT CIIEAYIOIIUM 00pa3oM

MC(H,/X)= MT(H,/X) - MNT(H,/X), @
rne MC(H,/X)— mnokazaTesib ONIpEeNEIEHHOCTH B JHATHOCTHYECKOW THUIIOTe3e H;, MpU YCJIOBUU
cymiecTBoBaHus Ipu3Haka(oB) X = (X1, Xo, **+ , Xn);

MT(H;/X) — mepa noBepusi(measure of trust) k H;. ¢c yueTomM npu3HaKoB X;

MNT(H,/X) — mepa HenoBepusi(measure of not trust) k runorese H;. ¢ yueToM MPU3HAKOB X.

ITokazarenp onpenesneHHocTH (MC) BCIO/ly IUIOTHO B IIPOMEXKYTKE OT -1 — IIOJIHAS JIOXKD,
JI0 +1 — abcostroTHas uctuHa (Shortliffe, 1976).

MT u MNT npunazaiexar oTpesky [0,1]. 3 BeIlieykazaHHOTO ciieayeT, uto MC, ABjseTcs
MepOU B3BEIIMBAHUA MEKAY «3a» U «IIPOTUB».

[Tpu moctymieHuu cBexkeil mHGopManuu X, 3HaUeHUsA Mep JI0OBepys U HeJIOBEPUS MEHAIOTCH,
Jlajiee KOPPEKTUPOBKY 3TUX 3HAUEHUH 33/1a10TCA CJIeYIOIUMU (popMyIaMu:

MT(H;/X, x)= MT(H,/X) + MT(H,/x) (1 - MT(H,/X)); (2)

MNT(H, /X, x)= MNT(H,/X) + MNT(H;/x) (1 - MNT(H,/X)). (3)

3andArasa Mexay X U X 03Hauaer, YTO BeJIMUMHA UH(POPMATUBHOTO IIPU3HAKA X IPUXOIUT Ha
aHIN3 MOCJIe IPUX0/a U aHAIN3a BEKTOP-IIPU3HAKOB X.

BoctrpeboBanHocTh opmys (2) u (3) B TOM, UTO BJIMAHHE 3HAUYEHUs WH(POPMATHBHOTO
MpU3HaKa X 3a TUNOTe3y H;, IpU HAJIUYUA YCJIOBUSA, UTO 3aJaHbl BEKTOP-IIPU3HAKU X CKa3bIBaeTCs
Ha caBur MT wiu MNT B cTOpOHY MOJIHOHN ONpe/ieIEHHOCTH Ha PAcCTOSHUE, KOTOPOE 3aBUCUT OT
HOBOTO MH(POPMATHBHOTO IIPU3HAKA.
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B Tex MOMEHTAX, KOrja B IIpUHATUU KJIaCCI/I(i)I/IKaIJ;I/IOHHbIX peLHeHI/Iﬁ INPUCYTCTBYIOT TOJIBKO
MpU3HAKH, aHAJIU3 KOTOPBIX YCHJIMBAET JIOBepHe K TuroTese H;, dopmysa (1.) mpeBpaiaercs B
cJlefyIolee BoIpaykeHue:

MCH; (p + 1) = MCH; (p) + MCH, (Z;)(1 — MCH; (p)), 4)

IJle p — HOMED Illara uTepanuu B pacuetHoit ¢popmysie MCH; (p); Zs — 6a3oBasi iepeMeHHas,
KOTOpad IIO3BOJIAET CTPOUTb JUATHOCTUKY U IIPOTHO3HPOBAHHE.

Ilpu Z; = xi, B KOMOWHHPOBAHHOM WCIIOJI30BAaHUN (QYHKIUU IPUHAJJIEXKHOCTH U
ToKasaTeJis OIpezieJIeHHOCTH dhopMyJia (4) IpUHUMAET BU/L
MCH; (p + 1) = MCH; (p) + MCH; (x)(1 - MCH; (p)MCH; (p), (5)

OKCIepTHBIE OIEHKHU /IAI0T BO3MOKHOCTDH OIIpeZieIeHUs MOHATUA «HedeTKHe BpeMeHHBbIe
psanel (HBP)», HeonpeiesIeHHOCTh KOTOPBIX IPUHAJJIEXKAT K KyIaccy HeueTKocTH. 1o cpaBHEHUIO
CO CTOXaCTUYeCKOU HeOoIlpe/leJIEHHOCThI0, HEYEeTKOCTh CO37jaeT TPYAHOCTH WIM IIOJIHOCTBHIO
HCKJII0YaeT IPUMeEHEHNE BEPOSTHOCTHO-CTaTUCTUUECKOTO anrapara, OJHAaKO MOXKET OBITh MOJIe3HA
B 337jauyaxX [PUHATAU DPeJMETHO-OPDHEHTHPOBAHHBIX peEIIeHUU Ha OCHOBE Pa3MBITBIX
paccykieHnsax uesoBeka. IIporecc dopManmsanuy HWHTEIEKTYaJIbHBIX JIEHCTBUHM, KOTOPbIE
CTPOSAIT HeYeTKUe BhICKA3bIBAHUSA O CTaTyCe U JMHAMUKE CJIOKHBIX peasiuil, Cero/lHs Mpe/CcTaBisaeT
co00¥ caMOCTOSITeJIPHOU 00JIACThI0O HAYIHO-HCCJIEJIOBATENIHCKUX U IIPUKJIQ/IHBIX HAIPaBJIEHUH,
KOTOpBIE TIOJIyYMJIM HAa3BaHHE «HEYETKOe MOJAEJTHpOBaHHE». J[aHHAs 00J1acTh HAyKH BKJIIOYAET
COBOKYITHOCTD 33/1a4, PelleHUsA KOTOPBIX ONUPAIOTCA Ha TEOPHUIO HEYETKUX MHOKECTB, HEPDOHHBIE
CeTH, UCKYCCTBEHHBIIN UHTEJIEKT U T.71. (AdaHackeBa U 1p., 2014).

B 3amavax nmporuo3upoBanus ¢ nomoisio HBP, HeonpesneseHHOCTh IUHAMUKYU CTPOUTCSA B
cpeZle CTOXacTUUeCKHUX MojieJleli ¢ IOMOIIBI0 TpaeKTOpUM ciyudaiiHoro mpouecca. OpHako
Heollpe/leJIEHHOCTh TMHAMUKYU CJIOXKHBIX OPIaHU3aIMOHHO-TEXHUYECKUX CHCTEM He YacTO MOXKET
OBITH JOCTOBEPHO IIOCTPOEHO CTOXACTUUECKUMH METOJIJaMU, eCJIN:

1 HeusBecTHbI BeEPOATHOCTHO-CTATUCTHUYECKHE IapaMeTpbl CIy4yallHOTO IIpoliecca,
reHepupymwoiiero HBP;

2 HmeeTcss HETOUHOCTh U OTCYTCTBYET MOJIHOTAa B IEPBOHAYAJIbHON HHQPOpPMAIUU O
JKU3HEIeATEeIbHOCTH CUCTEMBI;

3  Hckomas 3aBUCMMOCTb UMeeT HeJIMHEUHBIN XapakTep;

4. Ywmco HabJI0/1aeMbIX IPU3HAKOB — HEZIOCTATOYHOE.

B Takmx 3amavuax BO3HHKAeT HEOOXOAWMOCTb BHEAPEHUS WHTEJUIEKTYJTbHBIX CHCTEM
a"ganm3a HBP, koTopble HHTEHCUBHO NOJIb3YIOTCA 3HAHUAMHU JKCIIEPTOB.

IIpu usyyenuu HBP skcnepr, kKak NpaBuiio, IPEACTABIAET CBOU PA3MBIILICHUA C IIOMOIIBIO
HeYeTKUX OIeHOK MHOTUX 00'beKTOB U IPU3HAKOB:

. MIPOMEXKYTKH BpeMeHH (B HECKOJIbKO JHeU, OJu3Kkoe Oyzylee), MEPUOAUYECKUE WU
Ce30HHbIE IPOMEKYTKU;

* panr HBP;

*  MHOXeCTBO narrepHos HBP;

. MHOKecTBO aTpuoyToB HBP;

* Habop oTHomeHUU Mex1y HBP;

*  Habop 3HAUEHUU BEPOATHOCTH.

[IpuknazHoil xapakTep 3a/auyd aHAIU3a HEYETKUX BPEMEHHBIX PANOB OIpeJesisercs
BO3MOXKHOCTBIO paclIiupeHus Habopa 3amad 06paboTku BP, MHOKeCTBa TEXHOJIOTUHA UX PEIIeHUs
32 CUET OIEPUPOBAHMS HE TOJIBKO KOJITMUECTBEHHOM, HO U KaueCTBEHHOU NHdOopMaIuei.

3. 3aKJIIoueHue

NudbopmaroHHble TEXHOJIOTUHU (B YACTHOCTU UHTEJUIEKTyaJIbHbIE CHUCTEMbBI) OU€Hb UYaCTO
MIPUMEHSAIOTCA B COBPEMEHHBIX MEAUIMHCKUX HCCIeoBaHUAX. Pa3zpaboTka cuCTeM MOJJIEPKKU
npuHATua pemenuin (CIITIP) menumuHcKux pabOTHUKOB pa3IMYHOTO NPOGUIA OCTAeTCA
BakHelIIel 3asiaueil. OueHb OBICTPBIMU TEMIIAMU JIBUTAETCS MPOIECC CO3/IaHHE IPOTPAMMHBIX
NPOAYKTOB  JJIA  YJIy4llleHUss TOYHOCTH  JIMATHOCTUKH, IIPOTHO3UPOBAHUA, JIEUEHUs,
BOCCTAHOBJIEHUSI ¥ NPOGWIAKTUKH PA3JIMYHBIX 3a007€BaHUN IIpU AEATETbHOCTH Bpaya IIo
OIIpeZieJIEHHOMY KJIMHUYECKOMY CJIy4aio, a TakKe IOMCKa UM HHGOPMAId B Pa3IUYHBIX
nHGOPMAIMOHHBIX CHCTeMaX, 6a3ax 3HaHUU U AaHHBIX. [Ipu aTom CIIIIP sBiseTca skcnepTomM —
KOHCYJITAaHTOM B cBoed mpodeccronanbHoi obnactu. CIITIP mpegHasHayeHbI I TOTO, YTOOBI
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WCIIOJNIb3ysl JAHHbIE KM MOJEJH, IIOMOTaTh IIPH peIIeHUH B CIa0OCTPYKTypUPOBAHHBIX W
HECTPYKTYPHUPOBAaHHBIX 33/ladyaX, He 3aMeHsAs co0oW Bpaya, yuaydimmasg 3(PAdeKTUBHOCTD
MPUHUMaeMbIX UM pellleHUH.

TunoBass CIITIP conmep:kut 6asy 3HAHWM, XPaHSINIYI0 CBEIEHHs O 3aKOHAX IPeIMETHOH
00J1acTH, JIOTUYECKOTO OJIOKA, C IIOMOIIBI0 KOTOPOTO ITPOUCXOIUT MaHUITYJTUPOBAHUE CBEIEHUSMH,
XpaHAIUMUCA B 0a3e 3HAHUM, WHTEJUIEKTYaJIbHBI HHTep(delc, MO3BOAIIINN M0JIH30BATETIO
B3aumozericrBopath ¢ CIIIIP u 670ka 00BsACHEHU:A, BBIAAIONIETO WH(POPMAIIUIO WJIN IYyTh €€
TTOJTyYEeHHUS.

4. biaarogapHoctu
HccnenoBaHue BBITIOTHEHO NpH (UHAHCOBOHM mopzep:kke POOV B paMkax HAay4dHOTO
npoekTa N2 18-01-00164.
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O cucremMax NoAAep:KKU IPUHATHUA PelIeHUI 10 MPOrHO3UPOBAHUIO 0O0JIe3HeNl
Ha OCHOBE UHTE/IEKTYaJIbHBIX TEXHOJIOTUH

Cumon KoprkeBuu CumaBopsH 2, ApceH PadukoBuu CumonsH 2-°, Enena MIBaHoBHa YuTuHa 2
a COUMHCKHH TOCy/IapCTBEeHHBIN YHUBEPCUTET, Poccuiickas ®eneparus

AHHOTanuA. MHOTOUNC/IEHHbIE WCCJIEIOBAHUA JOKA3IM, YTO MOXKHO 3HAYUTEJIBHO
YJIy4IINTh Ka4eCTBO MPOTHO3UPOBAHUSA 3a00JIeBaHUM, UCIIOIb3YsI COBPEMEHHBIE MaTeMaTUUeCKUe
MeToAbl U WHGOPMAIMOHHBIE TEXHOJIOTUH JJIA PelleHus 3THUX mpobseM. B mocsiennee Bpems
HCIIOJIb30BaHNE COBPEMEHHBIX HH(MOPMAIIMOHHBIX M HWHTEJUIEKTYaJIbHBIX TEXHOJIOTHH CTajIo
BaKHEHIIMM (haKTOPOM Pa3BHUTHA OOJIBIIMHCTBA OTpac/iell 3HAaHWA U 00JIacTed MpaKTUYeCKOU
ZIeATeJIbHOCTH, I03TOMY pa3paboTka M BHEAPEHHe aBTOMATU3HUPOBAHHBIX CHCTEM B MeIUIIUHE
SIBJISIETCA OJTHOM M3 aKTYaJIbHbIX HAYYHO-TEXHUUECKUX IIPOOJIeM.

B cBaA3u ¢ 5TUM BO3HHUKaeT HEOOXOJMMOCTh B pa3pabOTKe M BHEJAPEHUU COBPEMEHHBIX
WHTEJUIEKTYyJIbHBIX U MHPOPMAIIMOHHBIX TEXHOJIOTUN B 33/1a4X IIPOTHO3UPOBAHUSA 3a00JIEBAHUH C
HCIIOJIb30BAHMEM MaTEMATHUYECKOTO alllapaTta ¥ BBIYUCIUTEIBHBIX JITOPUTMOB, CIIOCOOHBIX
YJIYUYIIUTh KAY€CTBO IIPOTHO3UPOBAHUS U JUATHOCTUKY 3a00JIeBaHUH

KiaoueBsle cjoBa:  cucreMbl — moazepkku — mpuHATHa — pemenwnii  (CIIIIP),
WHTEJUIEKTyJIbHbIE CUCTEMbI, MATKHE BBIUKCJIEHHUSA, MPOTHO3UPOBAaHHE OO0JIe3HEN, aJTOPUTM,
MHOOPMAIUOHHBIE TEXHOJIOTUH, MAaTEMAaTHIYECKOE MOJIETUPOBAHUE.

* KoppecroHAupyIOHUi aBTOP
Aspeca ay1eKTPOHHOM MOYTHL: oppm@mail.ru (A.P. CumoHsH)
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